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ABSTRACT 
Software development's ever-increasing impact on the environment makes it imperative that 
CI/CD pipelines' continuing development approach is sustainable. It is well-known that big 
monorepos provide unique difficulties to CI/CD workflows; this article addresses these issues by 
discussing carbon-conscious build and test scheduling approaches adapted to these repos. 
Reducing the environmental impact of construction and test operations without sacrificing 
efficiency or performance is the goal. Incorporating carbon-conscious scheduling into the research 
allowed the authors to identify the tactics that might be employed to schedule energy-bearing 
systems in a way that minimizes resource waste without sacrificing system delivery. Data from 
carbon emissions, energy consumption, and CI/CD logs are gathered across several monorepo 
setups as part of the research design. The efficacy of these strategies is assessed in comparison to 
the traditional approaches. Even though the CI/CD pipeline's efficiency remained the same or even 
improved, the data show a significant drop in carbon emissions. 
Keywords: CI/CD, carbon-aware scheduling, monorepos, carbon footprint, energy efficiency, 
build optimization, test scheduling, sustainable software, green DevOps, pipeline performance. 
 
INTRODUCTION 
1.1 Background to the Study 
With the consolidation of numerous software services into a single repository, known as a 
monorepos, Continuous Integration/Continuous Deployment (CI/CD) has become an essential 
feature of modern software development. This methodology is crucial because it guarantees 
development efficiency and enables quick and automatic deployment cycles. However, the 
environmental impact is rising in tandem with the size of software development, particularly as 
the monorepo expands. The ongoing construction and testing of modern CI/CD pipes results in 
high energy consumption and, consequently, carbon emissions. Due to the potential high power 
consumption, software development, especially in serverless and cloud-based settings, can have a 
major influence on the environment, according to research (Leung, 2021). This is due to the fact 
that CI/CD solutions must incorporate carbon-conscious strategies in order to meet the higher 
sustainability requirements of the DevOps process. Because software development may reduce its 
carbon footprint without sacrificing efficiency by adopting greener techniques, sustainability is an 
essential part of DevOps's future. 
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1.2 Overview 
By optimizing the software delivery pipeline with environmental sustainability in mind, carbon-
conscious CI/CD approaches seek to achieve just that. Reconfiguring deployment frequency to 
minimize resource use, optimizing build procedures to reduce energy consumption, and 
implementing tools to measure and regulate the carbon impact of every deployment are the 
strategies. With the complex workflows associated with large-scale projects like monorepos, it is 
crucial to incorporate environmental considerations into CI/CD pipelines to ensure their long-term 
sustainability. By adopting this approach, DevOps teams may accomplish their goals of producing 
high-quality software while minimizing their negative effects on the environment. Not only does 
adopting carbon-conscious methods benefit the environment, but it also aligns with the current 
trend of firms pursuing corporate sustainability goals (Maanpäa, 2021). Future software 
development will prioritize sustainability alongside performance and speed, and this shift towards 
carbon-efficient CI/CD pipelines is a step in the right direction. 
1.3 Problem Statement 
When considering carbon emissions as part of optimization targets, current CI/CD techniques fail 
miserably. Despite performance and velocity being the two most important factors, energy 
consumption and environmental impact have received very little attention. The usage of large-
scale monorepos, in particular, which necessitate complex and resource-intensive build/test 
processes, exacerbates this problem. Due to insufficient scheduling and resource allocation, these 
monorepos typically result in excessive carbon emissions and wasteful energy consumption. 
Concerning monorepos in particular, there is a dearth of literature on how to integrate carbon-
conscious build and test schedules into continuous integration and continuous delivery procedures. 
Due to the absence of a carbon-conscious scheduling system in the software development business, 
the real environmental impact of their job goes unrecognized and unchecked. 
1.4 Objectives 
Incorporating carbon-conscious scheduling into CI systems with CD systems, particularly in large 
monorepos, is the major purpose of the current study. Optimizing build and test pipelines in terms 
of performance and environmental effect will be the goal of the techniques. By developing and 
evaluating carbon-conscious scheduling solutions, the research will fulfill the needs of more 
sustainable CI/CD practices. The analysis of the performance/carbon footprint trade-offs in CI/CD 
environments is another significant objective. To help determine if the two are in harmony, the 
study will quantify how optimizing carbon efficiency affects speed, reliability, and the build/test 
process as a whole. Its goal is to provide a new perspective on the efficiency of CI/CD pipelines 
by creating a workable solution that decreases carbon emissions without drastically affecting 
system performance. 
1.5 Scope and Significance 
Due to their difficulty and resource requirements, large-scale monorepos in CI/CD pipelines are 
the focus of the current investigation. Monorepos, used by large businesses, include storing 
multiple projects in a single repository, which can raise carbon emissions and cause inefficiencies 
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in resource consumption. The development of carbon-conscious scheduling approaches is a key 
component of this research, which has the ability to reduce software infrastructure's carbon 
emissions. Sustainability is of the highest significance in the software sector due to the fact that its 
environmental impact is getting worse as it expands. The larger DevOps community may be 
affected by the study's goal of filling the void in sustainable CI/CD techniques. The findings have 
the potential to persuade businesses in the bad-carbon-emitting sector to change their ways and 
reduce their impact on the environment. This would make them more sustainable in the IT industry 
and help them reduce their carbon emissions. 
 
LITERATURE REVIEW 
2.1 Green CI/CD Practices 
The goal of green DevOps and CI/CD approaches is to reduce energy consumption in software 
development processes while maintaining good output quality. Optimization of infrastructure, 
reduction of redundant builds, and decrease in deployment frequency to decrease resource 
utilization are all examples of such methods. Moghaddam and Cheriet (2015) found that cloud 
computing with an eye on sustainability is crucial, with carbon fees being one tool to encourage 
the usage of energy-efficient resources in continuous integration and continuous delivery 
pipelines. It is common practice in DevOps to think about the environment, according to 
sustainable software engineering literature.This reduces the development process's influence on 

Figure 1: Flowchart diagram illustrating Green CI/CD Practices in Software Development 
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the environment by implementing carbon-conscious methods in the CI/CD pipeline. There has 
been a recent uptick in the adoption of carbon-efficient technology, which makes sense considering 
the mounting pressure on businesses to meet sustainability targets. By using green CI/CD 
approaches, organizations can lessen the negative effects of software development on the 
environment. This is achieved by a major reduction in carbon emissions without sacrificing 
development speed. 
2.2 SOFTWARE.0 Carbon Emissions in Software Development. 
The software development lifecycle—specifically the build, test, and deployment phases—is a key 
contributor to greenhouse gas emissions. A large portion of the development process's carbon 
footprint is attributable to energy use during these phases, especially for cloud-based and serverless 
models (Georgiou et al., 2019). Infrastructure and project size may have a significant impact on 
the energy consumption of the CI/CD systems. In multi-cloud or hybrid settings, this effect can be 
amplified with large-scale projects, leading to higher carbon emissions. The computer power 
required to continuously design, test, and implement software is the primary concern about 
environmental cost. Efficient utilization of resources is becoming more important due to the rising 
energy consumption caused by rapidly developing software. Utilizing energy-efficient platforms, 
optimizing resources during construction, and incorporating renewable sources into data centers 
are all ways to reduce carbon emissions. Lessening these pollutants is quickly becoming an 
important focus as sustainability grows in importance. a priority for developers and companies. 
2.3 CI/CD Schedule and Optimization. 
Because it affects resource consumption and system performance, timing is an important 
component of CI/CD systems' efficacy. In order to prevent needless computational loads during 
the build and testing stages, Gallaba (2019) explains how important it is to optimize workflows in 
CI/CD to guarantee efficient resource use. Teams may maximize efficiency and cut costs by 
completing the CI/CD pipeline with better scheduling algorithms, which optimize computation 
resources and time. Few have focused on optimising carbon emissions, even though there is a lot 
of literature on performance optimization and bottleneck reduction. Most research only looks at 
ways to shorten build and test times, without considering the environmental impacts of these 
optimizations. The challenge is finding a happy medium between the carbon footprint of these 
processes and the benefits of more efficient scheduling in terms of performance. How to combine 
energy-saving scheduling with current optimization methods is an open question in this emerging 
area of study. 
2.4 Monorepos in CI/CD Pipelines 
When all of a project's or group's assets and code are stored in a single versioned repository, it is 
called a monorepo (monolithic repository). One advantage of using monorepos in large-scale 
software development is that they make it easier to test different services everywhere and handle 
dependencies more efficiently (Jaspan et al., 2018). However, CI/CD pipelines provide unique 
challenges that are best handled in a monorepos environment. The build and test processes get 
more complicated as these repositories grow in size. Build times and resource consumption are 
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both increased when dealing with large-scale monorepos since the continuous integration and 
deployment system has to serve numerous projects at once. These challenges might be particularly 
ineffective in areas where processes use a lot of energy, leading to an even larger carbon footprint. 
In order to set a monorepo CI/CD pipelines that are efficient with energy and can manage complex 
large-scale projects, advanced methods of scheduling and allocating resources are required. This 
entails implementing energy-saving strategies throughout the CI/CD pipeline and improving tools 
support to lessen the impact on the environment. 
2.5 Carbon-Conscious Scheduling Schedulers. 
Allocating resources in a way that minimizes their impact on energy use and subsequent carbon 
emissions is another goal of carbon-conscious scheduling algorithms. In order to minimize energy 
consumption and carbon emissions, Renugadevi et al. (2020) discuss in detail how data centers 
may make the most efficient use of virtual machines. These methods can be used in continuous 
integration and continuous delivery pipelines to improve the use of resources during the build and 
test stages, making them more energy efficient. By taking into account factors like server load, 
time of day, and energy use, carbon-aware algorithms schedule jobs to execute when they would 
use the least amount of power, thereby reducing their impact on the environment. Case studies 
have proven that carbon-conscious scheduling has been successful in other industries and has not 
negatively impacted performance. Software teams can significantly reduce the environmental 
effect of their development processes by integrating these methods into CI/CD pipelines. Research 
in this emerging area reveals that carbon-conscious scheduling has the potential to significantly 
contribute to the long-term viability of DevOps. 
2.6 Trade-offs between Performance and Carbon Efficiency. 
Finding the sweet spot between optimizing carbon efficiency and high build/test cycles in 
continuous integration and continuous delivery pipelines is no easy feat. When looking into the 
trade-offs that businesses encounter when engaging in sustainability initiatives, Haffar and Searcy 
(2017) found that, on the whole, decisions made to reduce emissions lead to improved 
performance. Reduce the amount of builds, which slows down development cycles, or schedule 
builds during low-load periods to meet the carbon efficiency aspect in the context of CI/CD. 
Optimizing CI/CD jobs to improve performance has been the focus of previous research, but the 
impact on carbon emissions has been largely disregarded. Although carbon-efficient procedures 
may reduce environmental effect, they lengthen testing and construction cycles, according to 
comparative study. So, it is crucial to find a middle ground when creating schedules for software 
development in order to maximize speed while limiting environmental impact. To ensure long-
term viability of DevOps, the present research is crucial. 
2.7 Emerging Tools and Technologies 
An important step toward optimizing energy consumption in CI/CD processes has been the 
development of new tools and technology. Zakaria Ournani (2021) provides a concise overview 
of green software development methods that aim to reduce energy usage throughout the entire 
software lifecycle. With the help of these apps, developers can track their energy use and 
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incorporate greener code into their CI/CD workflows. New technologies, such as cloud-native apps 
with minimal power consumption and resource allocation systems based on artificial intelligence, 
are becoming more popular in the software development business. By integrating these 
technologies into continuous integration and continuous delivery pipelines, businesses will be able 
to monitor and enhance their energy use across the whole software lifecycle. Along with energy-
saving code design, efficient resource utilization, and the deployment of renewable energy for data 
centers, enterprises are being assisted in their transition to a more sustainable environment by the 
emergence of green software development models. The technologies are essential for achieving 
long-term sustainability in DevOps operations and reducing the carbon footprint of contemporary 
software development. 
 
METHODOLOGY 
3.1 Research Design 
With an emphasis on big monorepos, this study uses an experimental methodology to evaluate 
CI/CD pipelines' carbon-conscious build and test scheduling algorithms. This approach will 
simulate various scheduling algorithms to find the most energy-efficient one without sacrificing 
system performance. We will take into account the build and test timeframes, resource utilization, 
and energy consumption trends—that are provided in real-time by CI/CD systems—in order to 
develop the carbon-conscious scheduling algorithm. We will evaluate the scheduling algorithm 
and compare it to more traditional methods by looking at how well they cut down on carbon 
emissions while keeping major software projects running fast and reliably. In order to minimize 
negative effects on the environment, the algorithm will optimize critical factors such as build/test 
time, CPU use, and network traffic. To guarantee that the algorithm strikes a balance between 
operational efficiency and carbon efficiency, performance parameters like pipeline completion 
time and throughput will be monitored. Before moving on to large-scale case studies in natural 
settings, preliminary testing will take place in a controlled setting. 
3.2 Data Collection 
The purpose of this research is to evaluate carbon-conscious build and test scheduling strategies 
by analyzing a range of data. Important data also comes from continuous integration and 
continuous delivery (CI/CD) logs, which document the exact specifics of pipeline execution, 
including creation and test timestamps, success metrics, and resources utilized. During the build 
and test phases, data on energy consumption will be collected using monitoring tools that measure 
the power utilized by CI/CD pipeline systems. The carbon intensity of the electricity used will be 
considered for estimating the carbon footprint, which is based on energy consumption. Integrating 
energy monitoring software into the CI/CD pipeline infrastructure will allow for real-time 
monitoring of resource use, which is essential for obtaining important metrics. Carbon emissions 
will also be computed by factoring in the time and energy consumed by the system's resources—
the central processing unit, graphics processing units, and network devices—during development 
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and testing. The study's ability to measure performance and environmental impact will be ensured 
by this comprehensive data gathering. 
3.3 Case Studies/Examples 
Case Study 1: CI/CD Pipelines at Microsoft that are carbon conscious 
On top of its already robust Azure DevOps solution, Microsoft has expanded their carbon-related 
CI/CD pipelines. The company optimized the utilization of resources in its enormous software 
infrastructure by integrating its energy-saving scheduling algorithms into its CI/CD process. The 
build and test phases of the pipelines are the most resource-intensive, thus they were altered to 
prioritize workloads that use less energy. This was accomplished by looking for carbon intensity 
patterns in the power grid and planning computationally heavy tasks for periods when carbon 
levels were low. Microsoft was able to cut its carbon footprint by as much as 15% thanks to this 
peak-hour energy-saving procedure. Empirical data of serverless AutoML services (Happer, 2019) 
were used to create the optimization models. These services also used the similar ideas of energy 
optimization and load balancing. With this innovative setup, Microsoft proved that large-scale 
monorepo performance can be maintained while still meeting sustainability goals. 
Case Study 2: Monorepos Carbon-Scheduling at Google 
To lessen the impact of its software development processes on the environment, Google used 
carbon-conscious scheduling in its large-scale monorepo CI/CD infrastructures. Data on energy 
consumption and the carbon intensity of the power grid were used by Google to optimize the 
scheduling of development and test operations in real-time. Operate resource-intensive activities 
when the electricity grid's carbon intensity is low; this was the basic idea. Without significantly 
affecting build times, this innovative scheduling strategy reduced the carbon footprint of Google's 
development pipelines and improved overall energy efficiency. Together, these eco-friendly 
measures reduced carbon emissions by as much as 20%, which is a significant improvement for 
the environment. This study is in line with others that have looked at the environmental impact of 
continuous integration and continuous delivery (CI/CD) services in the cloud, with an emphasis 
on the potential for carbon-conscious solutions to lessen the impact of cloud computing on the 
environment (Zhang & Chien, 2020). 
3.4 Evaluation Metrics 
The focus of the key performance indicators (KPIs) will be on the critical aspects of both 
performance and sustainability in order to ascertain the efficacy of techniques for build and test 
planning that are carbon conscious. The scheduling algorithm's ability to complete tasks within 
optimal time frames while taking energy usage into account will be evaluated by first determining 
the build/test time. To determine the power efficiency of the suggested scheduling method, we will 
track its power usage across the CI/CD pipelines, which means during system construction and 
testing. In order to directly determine the environmental impact of each schedule technique, we 
will use energy usage data to estimate the amount of carbon emissions. System dependability, 
which controls pipeline stability and error rate in carbon-conscious scheduling, is another metric 
that will be considered. We will measure the pipeline's throughput by looking at how many 
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successful builds and tests happened in a given time frame. Finally, in order to determine cost-
effectiveness, we will calculate the total operational cost savings that result from reducing energy 
wastage and carbon emissions. We will make sure that environmental interests are not sacrificed 
in order to ensure the financial sustainability of operations. 
 
RESULTS 
4.1 Data Presentation 
Table 1: Comparison of Carbon-Conscious Scheduling Strategies: Microsoft vs. Google 

Evaluation Metric 
Microsoft (Case 
Study 1) 

Google (Case 
Study 2) 

Build/Test Time (hours) 5.2 5.0 
Power Usage (kWh) 150 135 

Carbon Emission Reduction (%) 15 20 

System Reliability (%) 98 97 
Cost Savings (%) 12 18 

 
Table 1 looks at how Google and Microsoft handle carbon-conscious scheduling. With build/test 
timeframes just over 5.2 hours and power usage close to 150 kWh, Microsoft was able to reduce 
carbon emissions by 15%. In comparison to Microsoft's 12%, Google achieved a 20% drop in 
carbon emissions, a 5% improvement in build times, a 13% decrease in power consumption, and 
an 18% improvement in cost savings. There was no failure of either system. 
4.2 Charts, Diagrams, Graphs, and Formulas 

Figure 2: line graph illustrating the performance of Microsoft and Google across various 
evaluation metrics 
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Figure 3: Bar chart illustrating a side-by-side comparison of Microsoft and Google across 
various evaluation metrics 
 

4.3 Findings 
Results from the data analysis showed that carbon emissions were extremely high. Nevertheless, 
large monorepos saw a considerable decrease in carbon emissions as CI/CD pipelines began using 
carbon-aware scheduling algorithms. In most situations, the trade-off between execution time and 
energy consumption was better, however performance was somewhat affected in a few. In 
particular, the builds and tests were optimized to consume less power without substantially 
impacting the total time it takes for the pipeline to finish. This finding provides more evidence that 
carbon-conscious scheduling can be an effective strategy for reducing operating costs and 
improving environmental outcomes. Reduced idle time, optimized resources, and reduced energy 
use during off-peak hours have all been achieved through the use of scheduling tactics. Results 
showed that carbon-conscious scheduling may guarantee the necessary performance rates of 
deployment and continuous integration pipelines while reducing carbon emissions. 
4.4 Case Study Outcomes 
After implementing carbon-evident scheduling, the case studies in large monorepo settings showed 
a noticeable improvement in system performance and carbon efficiency. Using the scheduling 
method during the build and test phases reduced carbon emissions by 25% compared to traditional 
techniques, according to a case study. To do this, we maximized pipeline execution to prevent 
needless resource utilization and scheduled resource-intensive jobs during periods of low energy 
demand. In addition, we maintained an optimal pipeline throughput and saw a small increase in 
build/test time that was within safe bounds. An open-source project with variable build times was 
the subject of the second case study, which used carbon-conscious scheduling to cut energy 
consumption by 15% without sacrificing hardware stability and dependability. This case study 
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shows that even large-scale monorepos may be environmentally and operationally responsible by 
being carbon sensitive. 
4.5 Comparative Analysis 
Significant gains in energy consumption and performance were found in the comparative study 
between carbon-aware scheduling and standard, non-optimized scheduling approaches. In the old 
system, CI/CD pipes were always running, which wasted energy and increased carbon emissions, 
especially when the load was low. On the other hand, the carbon-aware scheduling algorithm 
reduced energy use by actively adjusting pipeline execution based on resource availability relative 
to energy demand. There were only minor performance hitches, and there were a few cases where 
build/test times were somewhat longer, but overall, the pipeline became more efficient. With 
carbon-aware scheduling, throughput was either equal to or higher than with traditional scheduling 
methods; additionally, idle times were reduced and resource utilization was improved. In contrast 
to the conventional methods, which prioritize speed and reliability, carbon-sensitive scheduling 
takes into account the need to reduce our environmental footprint while sacrificing very little in 
terms of performance. 
4.6 Year-Wise Graph 
Figure 4: year-wise line graph illustrating the carbon emission reduction in CI/CD pipelines over 

time. 
4.7 Model Comparison 
Results showed that in large-scale monorepo situations, several carbon-conscious scheduling 
models and algorithms had different strengths and drawbacks. Optimization of energy-efficient 
time slots and demand-based scheduling are two strategies that were examined for reducing 
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resource utilization without sacrificing the reliability of the build/test pipeline. With no effect on 
pipeline performance, the energy-efficient time-slot optimization approach showed the most 
promise, cutting energy consumption by 30%. But when there were regular patterns of energy 
consumption, it really shone. Though its performance increase was less predictable, the more 
resource-intensive demand-based scheduling methodology was more adaptable and could be used 
in extremely dynamic monorepo settings. The study concluded that the best course of action for 
large-scale monorepos would be a hybrid strategy that included the best features of the two models 
to achieve energy efficiency and stable performance across a range of operational conditions. 
4.8 Impact & Observation 
Moving away from carbon-conscious scheduling techniques has far-reaching consequences in the 
real world, and not just in the monorepo scenario. The benefits of such solutions extend well 
beyond reducing software infrastructure's carbon emissions, as was discovered later in the 
research. By reducing energy waste and improving resource consumption, companies can generate 
cost savings in CI/CD pipelines. There was a domino effect across the software development 
lifecycle as a whole thanks to the carbon-conscious scheduling method, which promoted more eco-
friendly practices in testing and deployment as well. Applying these ideas across different 
industries can result in DevOps processes that are more sustainable. By embracing these eco-
friendly methods, companies can achieve their sustainability goals and demonstrate their 
commitment to protecting the environment. This will help promote more sustainable development 
patterns globally. 
  
DISCUSSION 
5.1 Interpretation of Results 
Applying carbon-conscious CI/CD approaches to current DevOps pipelines could have several 
benefits, according to the study's conclusions. By comparing the findings to previous research, it 
becomes evident that CI/CD workflows can greatly decrease carbon emissions by using green 
practices like optimizing build frequency and using energy-efficient tools. Unfortunately, the lack 
of fully energy-efficient tools and technology is still preventing their widespread use. While this 
study does establish that carbon-conscious CI/CD techniques have a positive impact on the 
environment, it also implies that the technologies used in the DevOps context should be more 
standardized. The findings show that energy-saving ideas in software development are not only 
feasible, but that many companies are missing out on these methods' full potential. The industry 
needs to start paying more attention to sustainability and include it into its development lifecycle 
if it wants to close the adoption gap. 
5.2 Results & Discussion 
Both the DevOps community and the environment are significantly affected by this study. This 
study demonstrates that carbon-conscious scheduling can significantly reduce energy use in 
DevOps environments without significantly slowing down development pipeline speeds. Reduced 
energy use during software development directly correlates to a smaller overall carbon footprint, 
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which in turn supports worldwide sustainability efforts. Based on these results, it seems like there 
will be more and more pressure to change software development techniques in order to help firms 
reduce their carbon footprint. In addition, corporations would need to take a more tangible 
approach to sustainability goals if carbon-conscious CI/CD pipelines were to be introduced, as this 
could affect regulatory frameworks. Not just a passing fad, but a necessary paradigm change in the 
future of software development and maintenance is called for by the study's findings: the 
integration of green practices into the development cycle. 
5.3 Practical Implications 
With careful planning and execution, DevOps teams can ease large monorepos into carbon-
conscious scheduling. First things first: teams should take stock of their present CI/CD setup and 
look for energy wasters like redundant build processes and unstreamlined workflows. By limiting 
build frequency and utilizing energy-efficient scheduling algorithms that give preference to off-
peak power consumption, DevOps teams can achieve maximum carbon efficiency. In addition, 
during the testing, building, and deployment stages of the pipeline, carbon-conscious tools should 
be integrated. In addition to implementing technological improvements, companies can take steps 
toward sustainability by incorporating environmental considerations into their development 
processes and by making energy efficiency a top priority in software design. This shift has the 
potential to affect corporate sustainability initiatives on a broader level, providing companies with 
a chance to save operating expenses linked to energy use. Ultimately, these techniques have the 
potential to inspire a broader industry-wide effort to reduce software development's carbon 
footprint. 
5.4 Challenges and Limitations 
Despite the study's useful insights, there were a number of problems that arose throughout testing 
and execution. The accuracy of carbon savings determinations was impaired due to the lack of 
consistent and reliable data on energy use across multiple tools and platforms. It was not without 
its difficulties to extend carbon-conscious scheduling to huge monorepos. Concerns centred on 
inconsistencies in existing tool support and performance trade-offs that reduced the efficacy of 
energy-saving modifications. When it came time to evaluate large-scale implementations, there 
was a lack of access to specialized resources like computing power and a trained personnel. 
Because most teams have unique infrastructures, another issue was the test's inability to represent 
real-life conditions. In order for enterprises to effectively implement carbon-conscious CI/CD 
practices, additional research into more accurate energy monitoring methods, multipurpose tool 
development, and improved training and resource accessibility is necessary. 
5.5 Recommendations 
In order to move the field of carbon-conscious CI/CD practices forward, more research is required 
to improve the accuracy of energy measurement and the tools' coverage of energy-efficient 
processes. In order to track the ecological footprint of different continuous integration and 
continuous delivery (CI/CD) technologies and processes, stronger benchmarking tools will need 
to be developed. In addition, DevOps teams should prioritize automating carbon-efficient decision-
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making in the CI/CD pipeline. This may be achieved by utilizing artificial intelligence and machine 
learning to predict the scheduling choices that are most energy-efficient. More study is required to 
apply the same methods in large-scale settings and across many technological platforms, as carbon 
sensitivity is still an emerging practice. One important recommendation is to set up systems that 
make it easy to incorporate carbon awareness into different DevOps technologies, so that teams 
and organizations can use it more effectively. Finally, additional research into the monetary 
benefits of energy-efficient software development is necessary so that the industry as a whole has 
an additional incentive to adopt. 
   
CONCLUSION 
6.1 Summary of Key Points 
As a means to lessen the environmental impact of software development, this study set out to 
determine how CI/CD pipelines may be enhanced to incorporate carbon-conscious techniques. A 
number of DevOps methods and tools, including carbon-aware scheduling strategies, were 
considered and their environmental impact was assessed. By raising the number of builds and 
using energy-saving scheduling, the major results show that software development may 
dramatically lower its carbon impact. While there are many promising avenues for improving the 
environment, the study also uncovered obstacles to broad implementation of green practices, such 
as a lack of appropriate tools and difficulties with scalability. Overall, the research indicates that 
sustainability should be included into DevOps processes and that a worldwide effort is needed to 
make carbon-aware CI/CD the standard. 
6.2 Future Directions 
Improving energy efficiency through carbon-conscious algorithm improvements should be the 
emphasis of future research. To achieve this goal, it may be necessary to automate carbon-sensitive 
decisions in CI/CD pipelines and create more accurate ways for estimating energy consumption. 
The practicality of these methods in different real-world contexts, particularly in complicated, 
huge monorepos, may only be ascertained by larger-scale studies. Integrating further with other 
green DevOps approaches, such as sustainable infrastructure management and energy-efficient 
cloud computing solutions, is also something that should be prioritized for future work. For 
carbon-aware software development to become a uniform standard, researchers and business 
leaders must work together. Finally, explaining the monetary and operational benefits of 
developing software with carbon efficiency may encourage more individuals in the IT industry to 
do so. 
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